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Abstract. The need to deal with vague information in Semantic Web
languages is rising in importance and, thus, calls for a standard way to
represent such information. We may address this issue by either extend-
ing current Semantic Web languages to cope with vagueness, or by pro-
viding an ontology describing how to represent such information within
Semantic Web languages. In this work, we follow the latter approach and
propose and discuss an OWL ontology to represent important features
of fuzzy OWL 2 statements.

1 Introduction

It is well-known that “classical” ontology languages are not appropriate to deal
with fuzzy/vague/imprecise knowledge, which is inherent to several real world
domains. Since fuzzy set theory and fuzzy logic [24] are suitable formalisms to
handle these types of knowledge, fuzzy ontologies emerge as useful in several
applications, such as (multimedia) information retrieval, image interpretation,
ontology mapping, matchmaking and the Semantic Web.

Description Logics (DLs) are the basis of several ontology languages. The cur-
rent standard for ontology representation is OWL (Web Ontology Language),
which comprises three sublanguages (OWL Lite, OWL DL and OWL Full).
OWL 2 is a recent extension which is currently being considered for standardiza-
tion [I0]. The logical counterparts of OWL Lite, OWL DL and OWL 2 are the
DLs SHZIF (D), SHOIN (D), and SROZQ(D), respectively. OWL Full does
not correspond to any DL, and reasoning with it is undecidable.

Several fuzzy extensions of DLs can be found in the literature (see the sur-
vey in [I5]) and some fuzzy DL reasoners have been implemented, such as
FUzZYDL [8], DELOREAN [4] or FIRE [16]. Not surprisingly, each reasoner uses
its own fuzzy DL language for representing fuzzy ontologies and, thus, there is
a need for a standard way to represent such information. We may address this
issue by either extending current Semantic Web languages to cope with vague-
ness, or by providing an ontology describing how to represent such information
within current Semantic Web languages.

In this work, we follow the latter approach and propose and discuss an OWL
ontology to represent some important features of fuzzy OWL 2 statements. We
have also developed two open-source parsers that map fuzzy OWL 2 statements
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expressed via this ontology into FUzzyDL and DELOREAN statements, respec-
tively. Some appealing advantages of such an approach are that: (i) fuzzy OWL
ontologies may easily be shared and reused according to the specified encoding;
(i) the ontology could easily be extended to include other types of fuzzy OWL
2 statements; (777) current OWL editors can be used to encode a fuzzy ontology;
and (iv) it can easily be translated into the syntax of other fuzzy DL reasoners.

The remainder of this paper is organized as follows. In Section[2l we present the
definition of the DL SROZQ(D), the logic behind OWL 2, with fuzzy semantics.
We also provide additional constructs, peculiar to fuzzy logic. Section Bl describes
our OWL ontology, whereas Section [ presents how to use it to represent two
particular languages, those of FUzZZYDL and DELOREAN fuzzy DL reasoners.
Section [l compares our proposal with the related work. Finally, Section [0l sets
out some conclusions and ideas for future research.

2 The Fuzzy DL SROZQ(D)

In this section we describe the fuzzy DL SROZQ(D), inspired by the logics
presented in [BI8J21]. In the following, we assume € {>, >, <, <}, > € {>, >},
<e{<, <}, ae(0,1], 8€10,1),y€]0,1].

Syntax. Similarly as for its crisp counterpart, fuzzy SROZQ(D) assumes three
alphabets of symbols, for concepts, roles and individuals. Apart from atomic
concept and roles, complex concept and roles can be inductively built.

Let us introduce some notation. C, D are (possibly complex) concepts, A is
an atomic concept R is a (possibly complex) abstract role, R4 is an atomic role,
S is a simple rold!l, 7' is a concrete role, a,b € A% are abstract individuals and
veAp is a concrete mndividual.

The syntax of fuzzy concepts and roles is shown in Table [l Note that the
syntax extends the crisp case with salient features of fuzzy DLs [3I8]: fuzzy nom-
inals {a1/01,...,m/0om}, fuzzy implication concepts C' — D, fuzzy weighted
sums a1Cy + - - - + ;. Cy, modified concept and roles mod(C') and mod(R), cut
concept and roles [C > «] and [R > «], and fuzzy datatypes d. Furthermore, for
each of the connectives M, L, —, we allow the connectives Mx,Lx, —x, where
X € {Godel, Lukasiewicz, Product}, which are interpreted according to the se-
mantics of the subscript.

As fuzzy concrete predicates we allow the following functions defined over
[k1, k2] € Q1T U{0}: trapezoidal membership function (Fig. [ (a)), the triangular
(Fig.M (b)), the L-function (left-shoulder function, Fig.[dl(c)) and the R-function
(right-shoulder function, Fig.[l(d)) [20]. For instance, we may define Young: N —
[0, 1], denoting the degree of a person being young, as Young(z) = L(10,30). We
also allow crisp intervals for backwards compatibility.

We further allow fuzzy modifiers, such as very. They are functions f,: [0,1] —

[0, 1] which apply to fuzzy sets to change their membership function. We allow

! Simple roles are needed to guarantee the decidability of the logic. Intuitively, simple
roles cannot take part in cyclic role inclusion axioms (see [7] for a formal definition).
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(a) (b) () (d)

Fig.1. (a) Trapezoidal function; (b) Triangular function; (c¢) L-function; (d) R-
function; (f) Linear function

modifiers defined in terms of linear hedges (Fig. [l (¢)) and triangular functions
(Fig.[ (b)) [20]. For instance, very(x) = linear(0.8).

Ezample 1. Concept Human M JhasAge.L(10,30) denotes the set of young hu-
mans, with an age given by L(10,30). If linear(4) represents the modifier very,
Human M linear(4)(3hasAge.L(10,30)) denotes very young humans. O

A Fuzzy Knowledge Base (KB) contains a finite set of axioms organized in three
parts: a fuzzy ABox A (axioms about individuals), a fuzzy TBox 7 (axioms
about concepts) and a fuzzy RBox R (axioms about roles). A fuzzy aziom is an
axiom that has a truth degree in [0,1]. The axioms that are allowed in our logic
are: (a:C >=7), ((a,b): R<xt7), {(a,b): 7R < 7), {(a,v):T <17}, {(a,v): =T
¥, {a #b),{a=0b), (CC D>~),{(R1... Ry C R>7), (Th CTa>7), trans(R),
dis(S1,S2), dis(T1,T3), ref(R), irr(S), sym(R), and asy(S).

Ezample 2. (paul: Tall > 0.5) states that Paul is tall with at least degree 0.5.
The fuzzy RIA (isFriendOf isFriendOf C isFriendOf > 0.75) states that the friends
of my friends can also be considered my friends with degree 0.75. a

Semantics. A fuzzy interpretation Z with respect to a fuzzy concrete domain D
is a pair (AZ,-T) consisting of a non empty set AZ (the interpretation domain)
disjoint with Ap and a fuzzy interpretation function - mapping:

an abstract individual a onto an element a? of AZ;

— a concrete individual v onto an element vp of Ap;

— a concept C onto a function CZ : AT — [0, 1];

— an abstract role R onto a function RT : AT x AT — [0,1];

— a concrete role T onto a function T : AT x Ap — [0, 1];

— an n-ary concrete fuzzy predicate d onto the fuzzy relation dp : AL — [0,1];
— a modifier mod onto a function fi,0q : [0,1] — [0, 1].

Given arbitraries t-norm ®, t-conorm @, negation function & and implication
function = (see [13] for properties and examples of these fuzzy operators), the
fuzzy interpretation function is extended to fuzzy complex concepts, roles and
azioms as shown in Table [l

C? denotes the membership function of the fuzzy concept C' with respect to
the fuzzy interpretation Z. CZ(z) gives us the degree of being the individual z an
element of the fuzzy concept C under Z. Similarly, R denotes the membership
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Table 1. Syntax and semantics of concepts, roles and axioms in fuzzy SROZQ(D)

F. Bobillo and U. Straccia

| Syntax (concept C)

Semantics of CI(a:)

-
4

A
cnb
CcubD

-C
VR.C
3R.C
vT.d
3ar.d

s om/om}

>m S8.C

{ar/o1, .-

<nS.C

>m T.d
<nT.d

3S.Self
mod(C)
[C > al
[c <8l
@10 + -+ apCy
c D

1
0

AL (x)

cZ(z) ® DL ()

cT(z) ® DT (x)

ect(x)

inf, 7 {RT (2, 9) = T ()

sup, Az {RZ (2, 9) ® CT (1)}

infye ap {77 (2, v) = dp(v)}

supyeap (T (2, v) ® dp (v)}

., ; — oz .

supgi| @ =of }ay

v1rumeaZ 2 (5T @ v) @ T H @ @<k {uj # wp D)
. .on+1

W eaT [ 5T @ ) © CT W) = @<k v = w D)
SUPy | umeAp (i {T (2, v;) @ dp (v)}) (@< {vj # vi})]
infyy o g1 eap (minfH{TT (@, v) @ dp (v:)}) = (@ <k {v; = vk}
ST (x, x)

Fmod(CT ()

1if L (2) > @, 0 otherwise

1if ¢Z(x) < B, 0 otherwise

a1C1 T (@) + -+ ap T (x)

cZ(z) = DL (x)

sup

Syntax (role R)

Semantics of RZ (z, y)

RE (2, y)
1

RT(y, @)

Fmod(RE (=, 1))

1if RT (z,y) > a, 0 otherwise
7L (x, v)

Syntax (axiom )

Semantics of T2

a:C
(a,b): R
(a,b): =R
(a,v): T
(a,v): =T
cCD

cT(aT)

RT (T, bT)

orT (aT,vT)

7T (T, vp)

ot (a, vp)

inf 7 O () = DT (a)

Ri...Rm E R infg 2,1 8Py, .. 2y (R¥ (z1.,22) ® - - ® RE (an, Tp41)) = RT (x1, Tp41)
Tpt1 € aZT

7 (2, v) = TZ (=, v)

where @71 ...
Ty C Ty i

"eeal veap

function of the fuzzy role R with respect to Z. R%(z,y) gives us the degree of
being (z,y) an element of the fuzzy role R under 7.

Let ¢ € {a:C,(a,b): R,(a,b): =R, (a,v) : T,(a,v) : =T} and ¢ € {C C
D,Ry...R,, C R, Ty C Ty}. ¢* and 9T are defined in Table [l Then, a fuzzy
interpretation Z satisfies (is a model of):

(¢ >ay) iff o7 >y,
{a # b) iff T # b7,
{a = b) iff a7 = b*
(¢ > ) iff YT >,
— trans(R) iff Va,y € AT, RT(z,y) > sup,car R*(z,2) @ RY(z,y),
— dis(Sy, S2) iff Va,y € AT, S¥(z,y) =0 or SZ(z,y) =0,
— dis(Ty, T) iff Vo € AT, v € Ap, TE(z,v) =0 or TZ(x,v) = 0,
— ref(R) iff Vo € AT, RE(x,2) =1,
— irr(9) iff Vo € AT, 8% (z,2) =0,

(R) iff Va,y € AT, RT(z,y) = R%(y, x),

)
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— asy(9) iff Va,y € AT, if S%(z,y) > 0 then S%(y,z) =0,
— a fuzzy KB iff it satisfies each of its axioms.

3 An OWL Ontology for Fuzzy OWL 2

In this section we describe FuzzyOwL20ONTOLOGY, the OWL ontology that we
have developed with the aim of representing a fuzzy extension of OWL 2. An
excerpt of the ontology is shown in Fig. 2

FuzzyOwL20NTOLOGY has 8 main classes representing different elements of
a fuzzy ontology (of course, each of these classes has several subclasses):

— Individual simply represents an individual of the vocabulary.

— Concept, represents a fuzzy concept of the vocabulary. A concept can be
an AbstractConcept or a ConcreteConcept. These two classes have several
subclasses, covering the complex constructors already defined in Section

— Property, represents a fuzzy role. A property can be concrete
(DatatypeProperty) or abstract (ObjectProperty). These two classes have
a lot of subclasses, covering the complex constructors already defined in
Section 21

— Axiom represents the axioms defined in Section 2l Axioms can be grouped
in three categories: ABoxAxiom, TBoxAxiom and RBoxAxiom. Some of the
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axioms are subclasses of FuzzyAxiom, which indicates that the axiom is not
either true or false, but that it is true to some extent.

— Degree represents a degree which can be added to an instance of FuzzyAxiom.
LinguisticDegree, ModifierDegree, NumericDegree and Variable are subclasses.

— Query represents a special kind of axioms, queries to be submitted to a fuzzy
DL reasoner. Current subclasses are ConceptSatisfiabilityQuery, Entailment-
Query, GreatestConceptSatisfiabilityQuery, GreatestLowerBoundQuery, Lowest-
UpperBoundQuery, OntologyConsistencyQuery and SubsumptionQuery.

— Fuzzylogic represents different families of fuzzy operators which can be used
to give different semantics to the logic. Current subclasses are Zadeh, Goedel,
Lukasiewicz and Product. They can be linked via the property hasSemantics.

— FuzzyModifier represents a fuzzy modifier which can be used to modify the
membership function of a fuzzy concept or a fuzzy role. Current subclasses
are LinearFuzzyModifier and TriangularFuzzyModifier.

There are also some object properties, establishing relations between concepts,
and datatype properties, defining attributes of them.

Ezxample 3

— A ConceptAssertion axiom has several object properties: isComposedOfAb-
stractConcept, isComposedOfAbstractindividual and hasDegree.

— A TriangularConcreteFuzzyConcept has several datatype properties represent-
ing the parameters ki, ks, a,b,c of the membership function, as shown in
Section I hasParameterA, hasParameterB, hasParameterC, hasParameterK1
and hasParameterK2. O

The integrity of the semantics is maintained with several domain, range, func-
tionality and cardinality axioms.

Ezxample 4

— The range of isComposedOfindividual is Individual.
— ConceptAssertion has exactly one relation isComposedOfAbstractindividual.
— DisjointConceptAssertion has at least two isComposedOfConcept relations. O

In some cases the order of the relations is important. For example, Conceptln-
clusion is related to two concepts, one being the subsumer and another being
the subsumed. A similar situation happens with PropertyAssertion and Prop-
ertylnclusion. For this reason, there are two types of isComposedOfConcept, is-
ComposedOfAbstractindividual and isComposedOfProperty axioms. In the special
case of ComplexObjectPropertylnclusionAxiom the subsumed role is related (via
hasChainProperty) to another role and so on, forming a chain of roles.

Currently, our ontology has 168 classes, 28 object properties, 11 datatype
properties and no instances. When a user wants to build a fuzzy ontology us-
ing FuzzyOwL20ONTOLOCGY, he needs to populate our ontology with instances
representing the axioms and the elements of its ontology.

Ezxample 5. In order to represent that carl25 is an expensive Sedan car with at
least degree 0.5, we proceed as follows:
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— Create an instance of Individual called carl25.

— Create an instance of AtomicConcept called Sedan.

— Create an instance of AtomicConcept called ExpensiveCar.

— Create an instance of ConjunctionConcept. Assume that the name is conjl.

— Create an instance of NumericDegree. Assume that the name is degl.

— Create an instance of ConceptAssertion. Assume that the name is assl.

— Create a datatype property hasNumericValue between degl and “0.5”.

— Create an object property isComposedOfAbstractConcept between conjl and
Sedan, and another one between conjl and ExpensiveCar.

— Create an object property isComposedOfAbstractindividual between assl and
carl25; and another one between assl and conjl.

— Create an object property hasNumericDegree between assl and degl. O

Once the user has populated the ontology, it is possible to perform a consistency
test over the OWL ontology, in order to check that all the axioms (for exam-
ple, functionality of the roles) are verified, and thus, that the fuzzy ontology is
syntactically correct. It is not possible though to check if the fuzzy ontology is
consistent using standard reasoners for OWL.

4 FuzzyOWL20Ontology in Use

As an example of application of the FuzzyOwL20ONTOLOGY, we have devel-
oped two open-source parsers mapping fuzzy ontologies represented using this
ontology into the syntax supported by different fuzzy DL reasoners, in par-
ticular FuzzyDL [§] and DELOREAN [4]. Currently, the parsers support fuzzy
SHIF (D), the common fragment to them.

The syntax of FUZzZYDL can be found in [8], whereas the syntax of DELOREAN
can be found in [2]. Both fuzzy DL reasoners have a similar Lisp-based syntax,
but there are a lot of differences, which makes the manual codification of a fuzzy
ontology in the two syntaxes a very tedious and error-prone task. This can be
avoided by using FUzzyOwL2ONTOLOGY as an intermediate step.

The parsers have been developed in Java language using OWL API 2@, which
is an open-source API for manipulating OWL 2 ontologies [14] (we recall though
that FuzzyOwL20NTOLOGY is in OWL).

Each of these parsers works as follows (and consequently, similar parsers could
be easily built). The input is a text file containing an ontology obtained after
having populated FuzzyOwL20NTOLOGY with OWL statements represented
axioms in fuzzy SROZQ (D). To start with, OWL API is used to obtain a model
representing the OWL ontology. Then, we iterate over the axioms and, for each
of them, we compute the translation into the syntax of the particular fuzzy DL
reasoner. We do not only have to translate the axioms, but also the elements
(concepts, roles, individuals, fuzzy concrete domains .. .) that take part in it.

Given an instance of the Axiom class, the parser navigates through its relation
to obtain its components (for example, in a ConceptAssertion the parser gets
the fillers for isComposedOfAbstractConcept, isComposedOfAbstractIndividual and
hasDegree. A similar situation occurs with complex concepts and roles.

2hhttp://owlapi.sourceforge.net
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The parser also takes into account the fact that some of the axioms may need
to introduce a previous definition. For instance, in FUZZYDL we need to define
a trapezoidal fuzzy concept before using it.

FuzzyOwL20ONTOLOGY is very expressive, and no reasoner can currently
support all of its constructors. Hence, if the reasoner does not support an OWL
statement or one of the elements that take part in it, a warning message is shown
and the axiom is skipped.

Example 6. As an example of the differences between them, assume that the age
of a person ranges in [0,200] and consider the concept FhasAge.L(10;30).
In DELOREAN, it is represented as: (some hasAge (trapezoidal 0 10 30 200)).
In FUzzYDL, in addition to the axiom we also need a previous definition:

(define-fuzzy-concept trap left-shoulder(0, 200, 10, 30))
(some hasAge trap) O

In order to demonstrate the coverage of OWL 2, we have also developed a parser
translating an OWL 2 ontology (for the moment without datatypes) into Fuzzy-
OwL20NTOLOGY. This way, the user can import existing ontologies in an auto-
matic way, as a previous step to extend them to the fuzzy case.

5 Discussion and Related Work

This is, to the best of our knowledge, the first ontology for fuzzy ontology rep-
resentation. However, a similar idea has been presented in [I], where an OWL
ontology is used to describe and build fuzzy relational databases.

The W3C Uncertainty Reasoning for the World Wide Web Incubator Group
(URW3-XG) defined an ontology of uncertainty, a vocabulary which can be used
to annotate different pieces of information with different types of uncertainty
(e.g. vagueness, randomness or incompleteness), the nature of the uncertainty,
etc. [23]. But unlike our ontology, it can only be used to identify some kind of
uncertainty, and not to represent and manage uncertain pieces of information.

Fuzzy extensions of ontology languages have been presented, more precisely
OWL [IT/I8] and OWL 2 [I7], but they are obviously not complaint with the
current standard.

A pattern for uncertainty representation in ontologies has also been pre-
sented [22]. However, it relies in OWL Full, thus not making possible for instance
to check the syntactic correctness of the fuzzy ontology.

Our approach should not be confused with a series of works that describe,
given a fuzzy ontology, how to obtain an equivalent OWL ontology (see for
example [2BI56I7IOIT7ITI]). In these works it is possible to reason using a crisp
DL reasoner instead of a fuzzy DL reasoner, which is not our case. However, the
obtained OWL ontologies cannot be easily understood by humans, as it happens
under our approach.

Another approach to represent uncertainty without extending the standard
language is to use annotation properties [I2]. Despite the simplicity of this ap-
proach, it also has several disadvantages with respect to our approach. The
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formal semantics of annotation properties is rather limited. More precisely, it is
not possible to reason using standard tools with the fuzzy part of the ontology.
The fact that an essential part of the ontology is not automatically understood
is actually opposed to the philosophy of ontologies. Annotations are useful for
“minimalist” extensions of the language, such as for example just adding a de-
gree to an axiom. However, they are not so appropriate for new concept or role
constructors. Furthermore, it uses OWL 2 annotation properties, whereas we are
complaint with the current standard language OWL.

6 Conclusions and Future Work

In this paper we have proposed FuzzyOwL20NTOLOGY, an OWL ontology
to represent fuzzy extensions of the OWL and OWL 2 languages. The main
advantages of our approach is that we are complaint with the standard ontology
language and we can perform some reasoning with the meta-model by using
standard OWL reasoners. We have proved its utility by means of a couple of
parsers translating fuzzy ontologies represented with FuzzyOwL20ONTOLOGY
into the common fragment of the languages supported by the fuzzy DL reasoners
FUzzZYDL and DELOREAN. We have also implemented a parser translating from
OWL 2 into FuzzyOwWL20ONTOLOGY statements.

Our approach is extensible, the ontology can easily be augmented to other
fuzzy statements, and similar parsers could be built for other fuzzy DL reasoners.
The parsers and the ontology are available from the FUzZzYDL web sitdd.

In future work we plan to develop a graphical interface such as a Protégé
plug-in to assist users in the population of FuzzyOwL20ONTOLOGY. We would
also like to extend the parser to fully cover the languages supported by FuzzyDL
and DELOREAN, and to cover the opposite directions of the translations.

References

1. Blanco, I.J., Vila, M.A., Martinez-Cruz, C.: The use of ontologies for representing
database schemas of fuzzy information. International Journal of Intelligent Sys-
tems 23(4), 419-445 (2008)

2. Bobillo, F.: Managing vagueness in ontologies. PhD thesis, University of Granada,
Spain (2008)

3. Bobillo, F., Delgado, M., Gémez-Romero, J.: A crisp representation for fuzzy
SHOIN with fuzzy nominals and general concept inclusions. In: da Costa, P.C.G.,
d’Amato, C., Fanizzi, N., Laskey, K.B., Laskey, K.J., Lukasiewicz, T., Nickles, M.,
Pool, M. (eds.) URSW 2005 - 2007. LNCS (LNAI), vol. 5327, pp. 174-188. Springer,
Heidelberg (2008)

4. Bobillo, F., Delgado, M., Gémez-Romero, J.: DeLorean: A reasoner for fuzzy OWL
1.1. In: Proc. of the 4th International Workshop on Uncertainty Reasoning for the
Semantic Web (URSW 2008). CEUR Workshop Proceedings, vol. 423 (2008)

5. Bobillo, F., Delgado, M., Gémez-Romero, J.: Optimizing the crisp representation
of the fuzzy description logic SROZQ. In: da Costa, P.C.G., d’Amato, C., Fanizzi,
N., Laskey, K.B., Laskey, K.J., Lukasiewicz, T., Nickles, M., Pool, M. (eds.) URSW
2005 - 2007. LNCS (LNAI), vol. 5327, pp. 189-206. Springer, Heidelberg (2008)

3http://www.straccia.info/software/fuzzyDL/fuzzyDL . html


http://www.straccia.info/software/fuzzyDL/fuzzyDL.html

160

6.

10.

11.

12.

13.
14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

F. Bobillo and U. Straccia

Bobillo, F., Delgado, M., Gémez-Romero, J.: Crisp representations and reason-
ing for fuzzy ontologies. International Journal of Uncertainty, Fuzziness and
Knowledge-Based Systems 17(4) (2009)

Bobillo, F., Delgado, M., Gémez-Romero, J., Straccia, U.: Fuzzy Description Logics
under Godel semantics. Int. J of Approximate Reasoning 50(3), 494-514 (2009)
Bobillo, F., Straccia, U.: fuzzyDL: An expressive fuzzy Description Logic reasoner.
In: Proceedings of the 17th IEEE International Conference on Fuzzy Systems
(FUZZ-IEEE 2008), pp. 923-930. IEEE Computer Society, Los Alamitos (2008)
Bobillo, F., Straccia, U.: Towards a crisp representation of fuzzy Description Logics
under Lukasiewicz semantics. In: An, A., Matwin, S., Ra$, Z.W., Slezak, D. (eds.)
Foundations of Intelligent Systems. LNCS (LNAI), vol. 4994, pp. 309-318. Springer,
Heidelberg (2008)

Cuenca-Grau, B., Horrocks, 1., Motik, B., Parsia, B., Patel-Schneider, P.F., Sattler,
U.: OWL 2: The next step for OWL. Journal of Web Semantics 6(4), 309-322 (2008)
Gao, M., Liu, C.: Extending OWL by fuzzy Description Logic. In: Proceedings
of the 17th IEEE International Conference on Tools with Artificial Intelligence
(ICTAI 2005), pp. 562-567. IEEE Computer Society, Los Alamitos (2005)
Klinov, P., Parsia, B.: Optimization and evaluation of reasoning in probabilistic
description logic: Towards a systematic approach. In: Sheth, A.P., Staab, S., Dean,
M., Paolucci, M., Maynard, D., Finin, T., Thirunarayan, K. (eds.) ISWC 2008.
LNCS, vol. 5318, pp. 213-228. Springer, Heidelberg (2008)

Hajek, P.: Metamathematics of Fuzzy Logic. Kluwer, Dordrecht (1998)

Horridge, M., Bechhofer, S., Noppens, O.: Igniting the OWL 1.1 touch paper: The
OWL API. In: Proc. of the 3rd International Workshop on OWL: Experiences and
Directions (OWLED 2007). CEUR Workshop Proceedings, vol. 258 (2007)
Lukasiewicz, T., Straccia, U.: Managing uncertainty and vagueness in Description
Logics for the Semantic Web. Journal of Web Semantics 6(4), 291-308 (2008)
Stoilos, G., Simou, N., Stamou, G., Kollias, S.: Uncertainty and the Semantic Web.
IEEE Intelligent Systems 21(5), 84-87 (2006)

Stoilos, G., Stamou, G.: Extending fuzzy Description Logics for the Semantic Web.
In: Proc. of the 3rd International Workshop on OWL: Experience and Directions
(OWLED 2007). CEUR Workshop Proceedings, vol. 258 (2007)

Stoilos, G., Stamou, G., Tzouvaras, V., Pan, J.Z., Horrocks, I.: Fuzzy OWL: Un-
certainty and the Semantic Web. In: Proc. of the Workshop on OWL: Experience
and Directions (OWLED 2005). CEUR Workshop Proceedings, vol. 188 (2005)
Straccia, U.: Transforming fuzzy Description Logics into classical description logics.
In: Alferes, J.J., Leite, J. (eds.) JELIA 2004. LNCS (LNATI), vol. 3229, pp. 385-399.
Springer, Heidelberg (2004)

Straccia, U.: Description Logics with fuzzy concrete domains. In: Proceedings of
the 21st Conference on Uncertainty in Artificial Intelligence, UAI 2005 (2005)
Straccia, U.: A fuzzy Description Logic for the Semantic Web. In: Sanchez, E.
(ed.) Fuzzy Logic and the Semantic Web. Capturing Intelligence, vol. 1, pp. 73-90.
Elsevier Science, Amsterdam (2006)

Vacura, M., Svétek, V., Smrz, P.: A pattern-based framework for representation
of uncertainty in ontologies. In: Sojka, P., Hordk, A., Kopecek, I., Pala, K. (eds.)
TSD 2008. LNCS (LNAI), vol. 5246, pp. 227-234. Springer, Heidelberg (2008)
W3C Incubator Group on Uncertainty Reasoning for the World Wide Web Final
Report (2008), http://www.w3.org/2005/Incubator/urw3/XGR-urw3

Zadeh, L.A.: Fuzzy sets. Information and Control 8, 338-353 (1965)


http://www.w3.org/2005/Incubator/urw3/XGR-urw3

	An OWL Ontology for Fuzzy OWL 2
	Introduction
	The Fuzzy DL SROIQ(D)
	An OWL Ontology for Fuzzy OWL 2
	FuzzyOWL2Ontology in Use
	Discussion and Related Work
	Conclusions and Future Work



<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Gray Gamma 2.2)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.3
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Remove
  /UsePrologue false
  /ColorSettingsFile (Color Management Off)
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 290
  /ColorImageMinResolutionPolicy /Warning
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 600
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.01667
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 290
  /GrayImageMinResolutionPolicy /Warning
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 600
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 2.03333
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 800
  /MonoImageMinResolutionPolicy /Warning
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 2400
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e9ad88d2891cf76845370524d53705237300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc9ad854c18cea76845370524d5370523786557406300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /DEU <>
    /ESP <>
    /FRA <>
    /ITA <>
    /JPN <FEFF9ad854c18cea306a30d730ea30d730ec30b951fa529b7528002000410064006f0062006500200050004400460020658766f8306e4f5c6210306b4f7f75283057307e305930023053306e8a2d5b9a30674f5c62103055308c305f0020005000440046002030d530a130a430eb306f3001004100630072006f0062006100740020304a30883073002000410064006f00620065002000520065006100640065007200200035002e003000204ee5964d3067958b304f30533068304c3067304d307e305930023053306e8a2d5b9a306b306f30d530a930f330c8306e57cb30818fbc307f304c5fc59808306730593002>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020ace0d488c9c80020c2dcd5d80020c778c1c4c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor prepress-afdrukken van hoge kwaliteit. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU <>
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /ConvertToCMYK
      /DestinationProfileName ()
      /DestinationProfileSelector /DocumentCMYK
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure false
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles false
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /DocumentCMYK
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /UseDocumentProfile
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [595.000 842.000]
>> setpagedevice


